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A new computational model of socially interac-
tive systems driven by obligations and rights is pro-
posed. Obligations and rights are explicitly repre-
sented with the operators “O” and “R”, and the
internal computation is interactively executed on a
reflective architecture based on recall and observa-
tion inside. We implement a prototype system to
show its performance on some social domains such
as business transactions, secure information han-

dling, and driving on the road.
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00320 | Bi.patient(jo) @ 1
00331 | [ans,tom,jo:bt] @ tom o Oi,tom.[ans,tom,jo:bt]
00332 | Oi,tom.[ans,tom,jo:bt] @ i o Di.(jo:bt)
00333 | Di.(jo:bt) @i o Di.role(doctor)
e Di.(jo:bt)
00416 | Ri.role(doctor) @ i o Ri/doctor.[ask,db,jo:bt]
e Di.(jo:bt)
00417 | Ri/doctor.[ask,db,jo:bt] @ i o Di/doctor.[ask,db,jo:bt]
e Ri/doctor.]ask,db,jo:bt]
e Di.(jo:bt)
00418 | Di/doctor.[ask,db,jo:bt] @ i o Ii/doctor.[ask,db,jo:bt]
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In this paper, we give a sound and complete
deduction system for BDI logic whose base is re-
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quent calculus. In this system we can construct
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tion, can give an easily understandable proof of the
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ooooo)
woooo w0 S, 000 ¢t00000,00
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(00000000000 00),00 BDIS, 0000
0000000 BEL-KD45, DESIRE-KD, INTEND-
KbOooooooooooooooo.
0000000, 00 RaoODO BDI logicO OO
00000030 pseudo tableau 0 O OO0 step
0000000. 00000 BEL-KD45 0O, [3] O
6.2[I,pseudo-(BKD45DKDIKD)CTL-tableauD[I[II]
Oo00o (dooooo.
ooo0o0o,000000000000000O
O0000,WangOOOOOOOOOOOOOOO
ooo0.000,600000000, WeakOODO
000o0oo0ooooo,oo0oooooooooog
oooo,000000000000000000.
O00o0oooO0ooooooooooooog.

4.2 00O00O0OD
0000, BDIE, 000 (BXPPDEPIEDY 0y O O
00000, sequent 0000000000000,

12

3

00 41 SO sequent 000, 00000 100
sequent 100000000,000000 S000,
000000000000 NOOO
NOODOOO Ny, N; 000, NOOO
Ni,---,N;0000O0 §,584,---,8 00000
0,2 Sigppooooooooo
nooooo’ s0oooooo.

D000, p=AlUy) 0000 AXpO, 00
p=E(@Uy)0000 EXp0, AXp0000D0.
0042 SO000 700000000 NoOD,
000000000 LOO00O No, Ny, -+, Ny,
(=0)0,0000000000000,00000
afufuisfalalsfulsf

1. N0 LODDO0O0O0000

2. Ni,---,N,1 0000 LOOOOOO0O0

ODooooo
0043 00000 p=A(¢Uy) 0000 p=
E(U¢)00000,000000 No, Ny, Ny
00000000000 So,S1,-,Sa(= So) O 0
000000000000,000000000 p0
00000000000,

1. S;=[p,I' = AlO0O Sit1 = [¢, X p, I = A]
0D00000i(0<i<n)0D,A00000.
o0, Si=[p, I = Al00 Sit1 =¥, T — A]
0D00000i(0<i<n)0T,AD00000.
(00000, S00 80000000000,
p0000AUDD EUDOOOOOO0D,O
0,00000000000000000000)
S =0, - AAN]000 Sipr = [0 — 4]
D000000004(0<i<n)0 ,IY,A A
000,T000000000000

e ODOD

« 0000000000000 BEL, DESIRE,

INTEND 00000000000

e TOO00O000D
00000000.00,A' 000000000
00O

e ODOD

« 0000000000000 BEL, DESIRE,

INTEND 00000000000



0ilo0000000o0o00oo0oooooooooogo (MACC2001) 2001.11.16-17

4

01 (BEP¥DEPIED) .y, BDIK,, 00000

e oS BTE S ) SR en) 2R v ey (e
y,D = AA(jUA'Z)él(ﬁ—L»JZ),F ~8 o) r- wﬁ?f@tﬁ;iw VA o)
P, I — AE(f,UE;)"ffj K)«,F —A (EU D) =19 ?HFE;; TSE:ZM’ Uvy),A (EU D)
AT k@) KD e pE BEL N - EET(R: Eit((i)ﬂ:;ifg;e) (BELEDD)
DESIRE(FI; : gESlRE(@) (DESIREK) DESlRE(rF) = CI;)ESIRE((—)) (DESIRE-KD)
r—-¢ (INTEND-K) r—o (INTEND-KD)

INTEND(T) — INTEND(9)

INTEND(T') — INTEND(©)

(bo,e00010O0O0O0OOO)

e ADOODOOOOO
goooooog.
(DOooOoo, S0 S, 000000 WeakO
oooo,AX, AU, EU0000O0DODO0OO0OO
O00oooooooon)
00 4.4 sequent SOODOO0OODOODOO,000
000oo0ooo SsooooTrTooooogoooao
O. 000 dnitial sequent00 | [T, — A, ¢ 000
U0 sequent O O O.
1. 7000000, initial sequent D000 OO
000o0,0000000000000000
2. TOOODOOOOOOOOOOOOUODO (O
00ooDo00oo00oo0oonpooogoooo
000)000000 T/(000 7000000
0)0O00,00000 p0000,7T'0000
OT7oobo0o0oooooo,00boooo pd
ood
BDI&,, 00O (BX¥PPDRPI*PY oy, 0O OO OO
000,[—¢l000sequent0 000000000,
oob¢eO0O0DOOOOOCOCOODO.

43 O

010, B*DEPIEP) 0000000 A(pU
BEL(q)) D A(p U BEL(BEL(¢))) 0O DO OO (O
000D0000000000000000). 00
0000 -A(p U BEL(¢q)) V A(p U BEL(BEL(q)))
00000000, 0000000000 —00
00000000000, 00,000 3000
A(p U BEL(g)) — A(p U BEL(BEL(¢))) 0D OO0

O0o0o00,000000 A(pUBEL(g))0DO0O0OO
goboooooooooooog.
ooooooobo 3boooo,obobOoo
UBEL(¢q) OO A(p UBEL(BEL(g)))00O,MA(pU
BEL(¢)) 00O A(p UBEL(BEL(¢)))DOODOOOO
gogooogooooooooopooooooooog
000000, 00000o0Do0ooogoooooon
O0O0OA(p UBEL(q)) DOO A(p U BEL(BEL(q)))O
oooodoopooooooooooo. oooog,
O0oOoooono, Hilbert styleOOOOOO0OO, O
0doooooooooogoooog.
00,0000000,000 A(INTEND(AF¢) U
BEL(¢)) D A(INTEND(AF¢) U BEL(¢) Vv
-BEL(EF¢)) D OUOOO0OO0O. O0O0O,00000
00 0DO [2] 0 blind commitment 0 single-minded
commitment 0000000000 OOOO.

5 000

oooog BEPPDEPIEDY o, 0D O OO0ODO.
BDIS, 0000000000 O0OO.

sequent S = [@1, P2, -, I — P1,P2,- -+, Pm] (0
>0<m)000,000 =¢1V-- -VadpVh1 V- - Vi
(00 n=m=00000 false) 0, SOO00000
00000, S000000000 (M,w,t)000
00, (M,w,t)0 SO00000000, (M,w,t) =S
O00.00,sequent SO validOOOOO, SO0
0000000 validO0OODOO0OD0OO000.
00 5.1 0000000000, O sequent [—]0
oooo.

13



0ilo0000000o0o00oo0oooooooooogo (MACC2001) 2001.11.16-17

01

5

(BKPHSDKPIKDY o 000000

A(p U BEL(q)) — A(p U BEL(BEL(q)))
AXA(p U BEL(g)) — AXA(p U BEL(BEL(q)))

(AX-KD)

p, AXA(p U BEL(q)) — BEL(BEL(q)),p p, AXA(p U BEL(q)) — BEL(BEL(q)), AXA(p U BEL(BEL(q)))

(Weak)

4, BEL(q) — BEL(q), BEL(BEL(q))

BEL(q) — BEL(BEL(q))

BEL(q) — BEL(BEL(q)),p

1 AXAp UBEL(q)) — A UBELBEL()) 0 7)
, BEL — BEL(q), BEL(BEL
(BEL-KD45) 4 B(Eqi O B(gz (BELE 5 @) geL kpas)
(Weak) 1 1 (Weak)
BEL(q) — BEL(BEL(gq)), AXA(p U BEL(BEL(g))) (AUD)
BEL(q) — A(p U BEL(BEL(q))) AUD)

A(p U BEL(q)) — A(p U BEL(BEL(q)))

— = A(p UBEL(q)), A(p U BEL(BEL(q)))

(=0)

— = A(p UBEL(gq)) V A(p U BEL(BEL(g)))

00 0000,000000000 2000000
000D00,0000,000000000000
0000000, o

0052 0000000000, 0000 AX-KD
0 BELKD4500000000000 10000
0000,00,000000000000. 00
DESIRE-KD, INTEND-KDOODODOOOOD.
00 0000000000,0000000000
00000000000000000000. 000,
AU/EUD -0000000, 000 BEL-KD450 O
ooooao.

00 AU/EUD -00000000000,000
AXODODDOOO AUDOO EV)0 100000
00 (000000000, S 0000 Sipp 0,0
000000000000 00000000000
0.00000). 000,00000000000
000000000000000000,00000
0000 AXKDO BELKD4500000. 000
AX-KD"?0 000 BEL KD4500DDDOD.

00,00000000000000. BEL-KD45
000000 51000000000,000000
000000,BELOODDOOODO0OOOO0O0O
BEL(E)00D. 000,000 WeakODODOOOD
000,0sequent 0000000000 BELO OO
000000000000 BEL(E)DDOOOOD

t2 DO00O0O0OD0OO0OO0,0000 10000000000
0Op0,AU/EUDODOOOODODDOO AXpO AXDO
AX-KD OOOOOoOoooooooooooooo
goooooooooOo. booooocbooooo
000 pO00000O00OCOCOOOOOOOOOOO
oooooo.

14

(o)

oooooooo.
O00,AX-KDOOO0O0000, Weak O BEL(E)
O0000000,000,sequent000000O0O0
0000 BELOOOODODODOOOO.OOO,000O
goopoobOooooo. ooOo, BEL-KD45000
000ooooo AX-Kboooooooo.
00,DESIRE-EKDOCOOODOOOOOO, se
quent 0 0000000000 DESIREODOOO0O
ooooO0ooo0,00000o0oooog. ooo,
DESIRE-FKD O OOOOODODO. INTEND-KD OO
oooo. o

ugds.3 DOUO0ObOO pObO0O0bOOoOoOoOO
0,0000 AX-KDhOOODOO 10oooOoooo
0,00 BEL-KD45, DESIRE-KD, INTEND-KD O
Ooo0oooo. og,AX-KbOooooooooo
00000000, p0000 AU/EUDODOOOO
010000oogo.

00 OD00000O pO00OO0O0OOOOOOOOO,
AU/EUDDU0O0O000O pO AXpOOOOOOOO
O000. WeakDODOOO (0O 430 2)00, p0
AXpO Weak DO ODOODOOO, sequent 0 OO O
00000000000 BELOOODODOOOOOO
00, BEL-KD4500000. ODOODOO 5200,
AX-KDOOOOOOO, DESIRE-KD, INTEND-KD
oooooooo.
00,000000,p0,AU/EUODOOO AXp
OO0O0oDoOod,AX-KbOoOOdo pO0dgoooog
O0O. 000 AX-Kbooooooooooooo,
p0000 AU/EUDODOOOOOO0OOODO. O

O O 5.4 AX-KD, BEL-KD45, INTEND-KD,



0ilo0000000o0o00oo0oooooooooogo (MACC2001) 2001.11.16-17

DESIREKDOOOODOOODOODOOOO Sy,---,
S,, 000 SOO00,00 (M,w,t) £ SO0D0
(M,w,t)00000000, (M,w,t) ¥~ S 000
i(1<i<n)00000.

00,AX-KDOOOO $,000 S000,0
O (M,w,t) S000 (M,w,t)00000000,
tR,t' 00 (M,w,t) S 000 ¢00000.
00 0D000000000000000. 0

00 5.5 p0 A(p U )0 E(p Uy)O0OD
ooooooo. (Mwt) E [pT — AlOO
(M,w,t) = [, — A]0O0O, (M,w,t) E pO
O (M,w,t) 9 000.

00 D0O00000000000000. 0

00 5.6 000000 p=E(¢Uy)00000
0000000,000 NO N OOO AX-KDO
0000000 (0000, NODODODO SO AX-
KDOODOO, NOOODO S00000),000
(M,w,t) - SO000. 000,tR, 00000 ¢
000, (M,w,t') S iff (M,w,t')E=Ep000O.
OO0 DOorooogoo S = [AXT) — AX—p),
S'=—--p00000000,00000000
0Oo0oo0o0D0d. o

0o 5.7 0O (B*PPD*P1I*P)opoooooo.
00 sequent SO0OD TO00000O0C0OO0
0000000 GOO000000 0000000
000.j=00000 trivial 000, j < k(k > 0)
00000000 j=k000000.

SO valid0DOO0D0O0. 00000000, 00
000 valid 000000 valid0O0OO0O, 000
valid 00 OO0OD0000O000 validOOO. OO
07T000000,0000+validO0OOO0O0OO0OO
00000000000 000. 0000000, G
0000000700 RODOO.0000,000
0000000000 0000000000000,
ooooooood.
T’000007TO000000O00O00O00O0
0000000 pO000. p=A(¢ Uy) 000
p=E(@pU)000.

ROOOODOOO,0000 validOOODOO0OO
000000000. 0000 7700000000

15

6

00.0000,RO000007/0000000
0o0oOo0,d00000oog validoDOoOoooO.

0000000,00000 N'OOOOOOO0 N
O00,p0d0000AUOD EUOOOOOOOOO
oooog.

N, NoOOODODOOOoOo S, Seoooo, s
OvalidOOOOO0O0O0,00 (M,w,to) 00000
(M,w,to) £ $’000.00,00000000 AU
00 EU0D0O0O0O0OoO0oOoOo, 00430 100 77
O0000,000 validOOO. 00000 550
O (M,w,to) EpO00 (M,w,to) oy 0oQo. 00,
(M,w,to) £ So D DO DODO.

OO0 5300, NODODOOOOODOOODOO
00000000000 BEL-KD45, DESIRE-KD,
INTEND-KDOOODODODOOOOO. 00O 5400,
O000000000oO00oOo AX-Kbooooo
O, (M,w,ty) S 0000000 5,000 NoO
0000 N;ODOD,O00,AX-KDOOOO, NoO
oo0oooono vOoOoo si000,toRwt O
O (Mwt)£S000 ¢ 00000. 0000
000 MO 7T'0000o.

0oo,NoOO vOOOOOOoOoooo, NiOO
ooOooooogd NO,0000000 N3O..
00000000000, 7T00 (T"O0O0000O
0)00D000000,00000000000 T
0 (oo0o)ooooOooUoooooOooUOoo
0000,0000000 No,Ni,Na,---0000
od So,S1,52,---, 000 wOO path to,t1,--- 0,
(M, w, tappiax(n) e $: 0000000000000
O. 000 aepplAX(i) 00O, So 00O S; 00000
AX-KDOOODOoOoooooo.

00 5300,S0 —00000 AXpO, AX-
KDOOOOOO p000O0O0O,AUDODO EUDODO
000000 AXpOOOODOOOOD. N'OO
NoOOOOODOOOOOOOOOoOoO,00000
04000, (M,w,te)) Ep00 (M,w,t) OO
0.0000,pathto,t,---0000,000 pO0O
O0¢00000. p=ApUy)0000,000
goooooooooooo.

00, p=E(@Uy)00O00, path to,t1, -0



0ilo0000000o0o00oo0oooooooooogo (MACC2001) 2001.11.16-17 7

00000000000 pathD0 OO0 DO, path
to,tr,---0000000 6000 (M,w,t) =p0O
000000000000000,00 56000
00000000000000. 000,0000
0000000 path 00, 000000 ¢000
(M,w,t) 00000, 00000 path0 O
0,p0000000000 0000000000
000.0000000000000000000.
0000, S0 validOOO. O

6 OO0

oooo B¥PDRIPYy 0000000,
BDIX, 0O0D0O0O0O00O0DO0O.

00 6100,0000000 sequent SOO00D0
0o, 0d (B¥PPDRPIEP) opp-structure O O O 0 O
0000000000, 000 6200,00 (BXP#
DFPTEP) opp-structure 100000000 SO00
ooooooo.

6.1 (BFPPDRPTED) (py_structure 000000
ooo

S0,0000000 sequent J00. 00000
Doooo.

6.1.1 000000

00 S=5000,%000‘00A'00000.
OO A begin

So0 WangDOOO ODOOOOOO, -/V/AU/EU
0.-00000000000.000,000 sequent
0 -000000000000000000000
000, WeakOOODO 100000.
00 A end
00000000 sequent 000, 0000000
0000 1000000)0000 {S4,83,---}0
00,0000000 100 8000.80,—0
000000000000000 AX, BEL, DESIRE,
INTENDOODOOOOOODO,000 -00000
000000 00o0oDooOooooO.

00 10000 w 00000 WO,00 100
00tO00000 S000. 00,00 (wo,to) O
0000000000 7TO000,000000010

00000 sequent S, 0 2000000 sequent S’
agoo.
000,w=wo,t=t, 0000,5 000 (w,t)
o0oo,000‘00B(02)0 (0o0D)oooao.
00O B begin

S$'0 -0000000000000000,00
000. 00,700 (we,to)00OO00O0O (w,t)0O
0000000 (00 (w,t)DODODOO)O,0 20
00 000000000000, 000 (w,t) 0
00o00ooooo0oooooog,0ooouog.

O0000ooooo,s0000000 WangO

00000000000.0000,s8' 000000
000000000000 sequent 00O OODOO
o {s’,---,8,}000.

1. Weak, - 00000000OCOOO AXODO
ooooooooo. -0000,000000
O AXOOOODOooOo,00o00 10000 o
0000,00000000000.

ooo0 AX-Kbooooo.

2. Weak O, - 00000000000, 000
0000 BELOOOOOOOOO,0000O.
000 BEL-KD45O0OQOQOGo.oog,—00
o000 A,e0poooo,oooooon0 —
00000100 e,00000 AODODO.

3. DESIRE, INTENDO OO, 1.0000000
oo.

oooo, sY,---,8,000000oooooaog.
000,081 <i<k000,8 =S5'00
00 ‘00A’ 0000, sequent SiY,Si4,---000.
. S8,...00000,—-00000000000
OO000 AX, BEL, DESIRE, INTENDO OO OO
0000,—-000000000000000OooO0O
gob,0000000 sequentd 00O,

o0Oo,0 sjooo,00o0o00.

1L S"=57000.

2. 800 8/00000 AX-KD, BEL-KD45,
DESIRE-KD, INTEND-KD OO OO QOGOQOGOQO
ooo,00oooooog.

(a) AX-KDOOGOQOQOO
SsO000000+¢000,70000
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02 000000

(w,$)00000 (w,#)0000,00
001000000 sequent S7, O 2
000000 sequent S 000,00
000 AXoDoooooooo
(0oooo,ton 0 AXODOOOO
ooooooo)

(b) BELKD45000000
woOooooOo«»' 000,7T0000
(w,$)00000 (w,6)0000,00
001000000 sequent S7, O 2
000000 sequent S/ 000,00
000 BELODOOOOOOOO
(00000 ,wO0O BELOOOOODO
0ooooouooouoooooo)

(¢) DESIRE-KD, INTEND KDOOOOO0
DESIRE, INTEND O 00, 2(b) 00O
gooooo

3. Jo0,00000Uo0oUUoO (wt)oO
0,8”0000 §0000,0O0B 0000
opoooog.

00B end
000000000, s0,s00000000
gooooa (DDDD A((ﬁUw)DDDDDD
AXA(G U ) 000,00 E(¢ Uy)000000
EXE(¢ U ), AX—E(é U ), ~E(¢ Uy)000)0
godoog,bdd0 —0ODO0OoOobooooobooobo
0000. 000 S'00000o0oooooooa.
00,100 80000 8/00000000000
0.000 0o oooooooooo.
oooo,TO woooo ssoooooooog
00000000, 000000 sequent 0000
020000000, 0000 AX, BEL, DESIRE,
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INTENDOOODOOOOOOOODOOO. 00,00
00000000 Do0OoOoOoOooooag.
6.1.2 00O
TOOO,00000000000000O.
1. 000000000000 000000000
0000000,000000000000
(a) DOOO
(b) 00ODO0DOOO0DOODOOOO
0oooooo
0000000000,000000000000
ooooo
2. 0000000000000 00O0 NOOO,
NOOOOOOODOOO 1000000000
N (# N)ODDOO,N' 000 (N'OODO,O00
0O NDOOODODOOO)
0000000,0000000000,0000,0
00 1000000000000000000000
00000000 100,000000000000
00000000, 00,0000000 7000
ood.
6.1.3 DOOO0OO0OOO
oooooooog
o (w,tia), (w,t2,) 0000 (w,t) 000000 1
0000000000, tie # te
o (w,t), (w,ty)I00000000000000
00, (w,te) O (w,tia) O, (w,te) O (w,t2.)
ooo
o (w,t1c)0 (w,t1p) O, (w,t2e) O (w,t2) 000
020000000000, (w,tie) 0 (w,ta)
O, (w,t2.) 0 (w,t) 000
ooooood (wt), (wtia), (w,ta), (w,t),
(w,tap), (w,t1e), (w,t2.) 0 000000,000 ‘O
oC(03)00ooo.
00O C begin
00, (wte) 0D (w,t) D0ODOD0O0DODODOO
O0. 0000, (w,te) 00 (w,t) 000000
0oo0o0ag (wty), ,(wt) 000000 (0ODO
th =ts, t;=¢t)0, 000000 ¢,---,¢/ 00
oag, (w,th),---,(w,t;) 00000000 10200
oooooo0 (wt!), -, (w,t)0000 (w,t))
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03 0000000

(w, tm)Q Q(w, ty) (W, tm)Q deleted( )
Wt Ot w )W =1
(w, ) (w, ()W, )
W ) w6
W, t)O w, )0

(Wx tlli)

00 (w, )0, -, (w, ¢/ )00 (w,¢/)000 AX
000O0000. 00,000 (wt), -, (wt/)0
gooboooooooooag.

000, (w,t/)00 100000, (w,tp) 000
00000000, 00 (w,t/)D000O0 0000
gooooo.

000, (w,te) 0000 (w,t/)0,000 (w,t))
00 (w,t1,) 000 AXDODOODODODOO, (w,te) 0
000 (w,te) 0,000 (w,t)00 (w,t1,) 000
0,000 (w,ty)00000.

OOC end

000ooooooo,on0 AXoooooooao
gjobooooooooboboob,obobobobooo
0gooooboooooboooooog.

‘oo0Cc10000,0000D00000 1000
go,00000000000. 0000000 7o
oooo,00,1000000000,00 AXOO
ogoo,0000b0b000010o0o0o0bo0oOoo
go1goobo. oo, 000o0oooooooog
ooodooo 1goooo.

oo00o,0000000000O0000O00 NODO
0,00000  NODQOOD 200000000000
ogoooooooao N'([I[ID[IDD)[I[ID,N[I
000000000oooo,N' O0D0OoOoo (00, N
0000001000000 NOOO,00000,
goooouooooooouoo)o,oooo wao
ssOo0o0o0ooooOo,NODODDODOOOOO.Ooo0Oo
0,0000000000000, 000 (wi,t1)0
0000000 (we,t) DDDDOODO AXOOO
Ow =we, 0000000 ¢, =t 0000000
0. 00,0000000000000000000
gooddoooooboboboobo,0obooboboboobog
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dooooo. oooobooooo,ooooec o
goboboooo,ogooobooooog.

6.1.4 (BKD45DKDIKD)cTL-structure[IDD

000000 tuple M = (W, {Stw | w € W},

{Ry |weW}, L,B,D,ZT)000.

e DweWOOO, St,={te St |TDDOO0
(w,t)0 00 }

e DweWinOO, R, ={t)|TO (w,t)0
0 (w,t)0000 AXOOOOO }

e DweW,teS,000, Lw,t) 0000
(w,t) 00 2000000 sequentd — 000
gooboooobooooo

e Dww eW,te S, 000, 8= {(wtw)]|
TO (w,t)00 (w,t)0000 BELOOODOO }

e D 70O0O0OODODOO

oo,70000000000 LOOobOoooo,

00 (oo0)0ooooU 2000000000
NOOOOODOOOOOOO,L0000ooo N'O
0 Loo00obobO0oDo0o0o0ooobooboog
goooo.

e 000 AXODD,O00 520000 w,t,¢,t"'0
0000 N = (w,t), L = (w,t), N = (w,t")
000000, R,00 (¢,)0000 (¢,¢")0
0d, St, 00 statet 0O 0O

e BELODOO,OD 520000 w,t,¢,¢/ 000
00 N = (w',t), L =(w,t), N=(w",t)00
0000, B00 (W, t,w)OOOO (w',t,w")
ooo,wooooDooh »w0O0O0O

e DESIRE, INTENDOOOOOO, 00 5200
aad

000,tR, 0000 +¢0000000000

00 wO ¢t000, (4,40 R,0000.0000,
TOOOO (w,t)OD 1020000 —0O0OOOO
AXOOOOOOoODOooooooooooooooo.
00, (w,t,w)eBO000w 000000000
000 wO t000, (w,t,w)D BO000. OO
000 BELOODOODDOOODODOOO. D, 7O
goooooboooooo.

000,310000 (B-4)0 (B-5 000000

w,w,w" 0000, (wt,w’)0 BOOOD (00O
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state 00000000000 0O0OO0O0O). 00000
(w,t,w”)0 10 BOOOODO, 00
(w,t,w') € BOOO,TO000 (w,t)00 2
0000 - 000000000 BEL(p) OO
0,000 (,$)00 10000 —000O0
BEL(¢)0 ¢0 00D
go0oooooobobo,100bbb0oooooo
gooooboo,ogooboooboob,bo
goooooooog.
oooog Md (BKD45DKDIKD)CTL-structureI]
oo.

6.2 000000
0o 6.1 0O (B**DRP1*P)ooooooo.
00 sequent SOOOD0DODOOOO. 61000
oooooooo00o (BEPPDEPIED) oy —structure
MOOOOOOODOO.
S,2t000. ‘00B 0 TO0000 (w,t)0
0oooo0O00 s/00 Syooooo (0o
w=wy, t=t 0000 SO0 §00000)
Oddsequent 000 00,00 —0O0000O0O0
00000 (M,w,t)00000,000000
000 (M,w,t) 00000,
0000000,00000000000000, M
0000 state 000000000000 O00O0.
00,A(@Uv), E(pUy)000D000O000OO0
oo.

e —00O0OA(pU)---00000000,7T
000000, (M,w,t)0 00000 path O,
000 ¢00,400000.0000,7T00
0000 NODODOOOOODOOO N'O,NO
ONDOODODODOOOODOO 10000 -0
0000 A(pUy)000,000000000
00000 AXODOOODOOOOO. 000, NO
0100000,000000 A(pUy)000
000000000000000000000,
oooo.

— 000 E(¢U)---00.

— 000 A(pUwy)---000000000 AU
000000000. 0000 sequent 0 AU O
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0000000000,00000000 ¢0 ¢
0 (M,w,t)00000 A(¢Uy)00. 00,0
00000,00000 ¢0 (M,w,t)00. O
0,tR,# 000000 (w,¢)0000,000
000000000000, sequentd — 000
AlpUy)000000. 0000000000
000, (M,w,t)0 ¢0 ¢ 000,0000 ¢
00000 ¢R,t' 000000 (w,t/)000
0,0000000000.0000,+0000
wOODOO pathD0ODOD0,000 9000, 0
000000000 ¢00000000000
0¢00000.000 (M,w,t)0 A(¢ U )
oQg.

e »000EU)---00.

000,00 (M,wo,to) £ SO000. 000,80

000O00. o

v ODOoDOoooOOo

6000000000000,00000 sequent
ObobO00o0oo0odd,sequent OO OOOOOO
ooooooooooo.

00000 sequent SO Wang OO OO OOoQOQOd
ooo, -/V/AU/EUD -00000000O0O0O.
gob0,d000 sequentd — 0000000000
00000000000000,WeakOOODO 10
oooo.

O0000000 sequent 000, 0000000
ooooooOo,sSsOooooooooo0ogn se
quent 0 0000000000000 ,000000
sequent S'000,6.1.100 ‘00B'0000,00
0000 WangOOOOOOOOOODO. O0OO
00 sequent S/ 000,S0000 WangOOOO
ooboobooooooooooo.

0000,004400000000000000O
0O sSooooo0o0o0o.0o,000ooo,oo0o
oooooooooooOoO0,00o000o0bDOo0o0O
oo.

O0,000000000 PrologdO0O0OO0O0OO
000000000 (ftp://ftp.ics.nara-wu.ac.
jp/pub/nide/research/bdi-1.00.tgz).
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8 OoOooOd

0000000000000 BDI[5)000 logic
00000,0000000 quantifiec 000000
0000000000, 00, mutual belief [5] 00 O
0,BDIO0OO0OO0OO0OO0DDOO0D0O0DO0O0O0O0
00000000000,000 AU/EUDOOODO
00000D00000000,0000000000
0000.0000000000,00000000
000000 BDIlogic0OOOO0O0O000O00O0O
00000. 000, DESIRE(¢) D BEL(DESIRE(¢))
00,000000000000000000000
0000[2@E 0000000000, 000000
oooooo.

0000000 quantifier 0 00000000, 0
0,0000000,000000000 CTLODO
00000000,000 CTL*000000000
0000O0000000000000.
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Branch-
ing Time Temporal Logic, Linear Time, Branch-
ing Time and Partial Order in Logics and Mod-
els for Concurrency(de Bakker, J., de Roever, W.,
and Rozenberg, G.(eds.)), Springer-Verlag, 1989,
pp. 123-172.

Rao, A. S. and Georgeff, M. P.: Modeling Ratio-
nal Agents within a BDI-Architecture, Proc. of In-
ternational Conference on Principles of Knowlegde
Representation and Reasoning, 1991, pp. 473-484.

Rao, A. S. and Georgeff, M. P.: Decision Proce-
dures for BDI Logics, Journal of Logic and Compu-
tation, Vol. 8, No. 3(1998), pp. 292-343.

Singh, M. P., Rao, A. S., and Georgeff, M. P.:
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Press, 1999, pp. 331-376.

Wooldridge, M.:  Reasoning about Rational
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0000,00000,0000,0000,000
O,0000:00000000D000000DODOO0
gooo0ob0ooooooooobboooboobobo
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Team Navigation Support with Multi-Agents System

Hideyuki Ando, 0000 O0OUO0OOOOOOO, Gradu-
ate School of Frontier Sciences, University of Tokyo
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J J0O0O0OoooOooboooon

3.1 ODO0OOO0O000O0

oboobooobOoboobooooobobOoooo
goooooboooogooooobooooboobooo
gboboooooboooboobooboobooono
gobooooooooooooboboooobooo
gboboooooboobooobooboobooono
gogooooboooooboboooooboooono
O0O0JnOOOOOOCOOCOOOOOOODOOD

O00D000O0 ActiveProcess DO 0ODOOODO 3]0

ActiveProcess 000000000 ODODOOOODOO
0000 KQMLOOOOODODOoooooooooo
gooboo0obOoOo0oobobOooUooboOoDo
00dooooooooooooooooooogg
gooooOoooooDbOooo0oooguoboooo
gooooooodoobooooooooboooo
doodooooooooooooboooogog
gooooooooobooooooboobooooogo
00000 (010

Requests and results nessages in KQML
Regi ster nmessages in KQML
Sensor data on UDP/IP

Resource agent

User agent Sensor data server

Manager agent

0 1 Multi agents configuration

3.2 DO00OO0OOOOOO

ActiveProcess 00 000000 OO0OOOOOODO
do0o0oooooooooOoooooooOoooog
gooboo0oobo0obOoboU0oobobobooDo
00dodoooooooDooooooooooag
gooooobooboo 3obbuooooboooo
000o0ooDOoooDooooooooogooag
000 InterRAPOOODOOOOODOOODOOODO
OO00o0o000o0oUdp4ooooooooooooo
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000000000000000 JESS(Java Expert
System Shell)[5] 00 00000000000000
0000000000000000000

Agent

Agent Control Unit(ACU)

EQROT0)

Agent Knowledge Base(AKB)

Cooperative Planning

Social Model |- Layer(CPL)

Local Planning
Layer(LPL)

< Behavior Based
@ @ ° Layer(BBL)
ive PoB:
. i 0Bs

‘ Sensors Communication J
‘World Interl‘ace WIF)

Mental Model

World Model

; T

User Interface ) [ Other agents and systems}
Situation recognition

B 5Ce, SR
' G
Planning & scheduling
User CAD Action

0 2 Agent architecture

Environment |

Information flow
—— Control flow

0oooooboooooo 20000000 World
Interface(WIF)O Agent Knowledge Base(AKB)O
Agent Control Unit(ACU) 0000 OO0O0O0OODO
WIFOOODDODOOOOODOoOooooooooooo
gooooboooobooobobobbooboooo
dododooboooooboooooboooboooa
gooooooobboooooooooooboooo
doododobooboboboooooooooooa
World model, Mental model, Social model O 3 O
0000 AKBODODODOOODAKBOOODOO
goodooobooo0o0ooobobooooooooo
O0O0DACUUOD AKBOOOOOOOO (BBL)OO
0 (LPL)OOO (CPL)0000000000000
00000000000 00DO0O0DOOoOoACUOd
O000000o0D0O0 KQMLOOOOOOooOO
0 O O O Pattern of Behavior(PoB) D0 OO0ODO0O
gboobobobooobooboboooboobooo
0 Active/Inactive 0000 0000PoBOOODO
0000000000 reactive PoBOOOOODOO
00000 Active D00 00O 0O procedure PoB O
ogoo

000000000000 0AKBOOOODOOO
goooobobooooboobooobooboooo
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O000000PeBOOOOOO (Active PoBs) O
gbobobooooooboooo

3.3 OO

00000 WindowsNT/2K OO OOOOOOO
O0o0bOO00ooooOd JavadOdODODOODODOOO
Jooo0oooooOooobOOOoO0bO0OO0O0n Visual
J++ 0000 COM(Component Object Model) O
DLL(Dynamic Link Library) 00000000000
0000000000000 000d Visual Basic O
goono

4 00000000000

4.1 OOOOOOO
WikinsOOOOODOODO0OO0DODOOOOODOOO
goobooooobooobooboboooboobo
goobooogeoboooooobooboogoo
00000000 HTN(Hierarchical Task Network)
OO00D0OHTNOODOODODDOODODDOOODOOOa
gooobooboooboobobobobooooooo
gooodoooobooboooboooooooa
gooboooo0ooooogbbbobbbbooo
goooooobooooobooboooooooa
O00O0O00OO0ooODOO0O00 JinOO ActiveProcess
0000000 Workflow, Activity, Work Element,
Operation0 4000000000000 0O0ODOO
gooooooooooooooooooooooo
g1o0000
dooooboooooooboboooooooa
goodoboboo0o0oboo0ooooooboobobooboooo
gooooobooboobooooooooooa
O JESSOO0OO0OUOOOOOOoUmO 3)o

Workflow

Activity
WorkElement

Operation

N7 S —
Hierarchical process model Process activation rules

0 3 Process model
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Workflow oooooooooo
od
Activity l1ogogoooogd

oobooooobog

Work Element Operation 0 00O

Operation goooooo

0O 1 Role of each layer

4.2 JO000O0O0O0DOOOOOO
uboooboooboooobooooooooon
gboo4000000000000000O0O0OOO
goooobooooooooooooobooooo
goooooooooboooooobooooboooo
gooooboboooooobooooobooooooo
goooobooooooooooooooboooo
goooobooooooooooobooobooooo
oooobobooooooooooooboooboodoo
gobooooboooooboooobobooboooooo

o OUOOOOUDOOODOOODOO

e OUDODOOODOODDO

e OOOOOODO

SR EEREE DR EXANR— P AT ALDT 7 I B E—
. - 777
Y7 Y — DR * ANERESE - WAL EUROZEL, TOPA,
DCPA, U v F L-yb (EEIEIE

* T ROWFET L
* 7T
* Ay Va—

> U — DR

=)V
* 7YY —BIROL— )L
* YU —EREHT 50—
* WEEOH 0 Y TDA—L

R OF Y 24T

0 4 Planning and scheduling

4.3 O00O0OO0OOOOOO
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gooooboobobooboobooboooobo
goooobooooosooooooooboooooo
gboooboooboobobooboobooooboo
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goooooooooooboooobooooooo
Ooo0oo0oo0ooooooooDD poBOOOOODD
000000000 ActiveOOOOO0O0OOODODO
gooooboooooobooooooobooogoo
goooobooooobooooooboobooooo
goboooobooobooooooooobooobooo
Oooboboo0odd PoBO Inactive O OO OO0
goboooooooooo

’ NO REPL
TO_ACTIVATE

WAIT_FOR_ACTIO

oD AosTrONERES-COMMENCE
OTICE
EECEIVE_NOTICE>

NO REPLY

nvalig

O_CONFIRM_—"1 reply
REs_DONE ASK_CONFIRMATION
RES_ABORT ~*EXECUTION_FAILED
XECUTION_COMPLETED

0 5 State transition for operation monitoring

5 00O

gobooooooooooboooooooooo
goooooooboobooooooooooon 20
gobooooooooboooooooboooooo
gooooooooooooooooooooooo
goboooooobooooboobooooooboooobooo
gooooooooooooooooooooooo
gboooboooboobobobobooooobooooo
O0o0o0ooobD (booOoo11000)0ooo
gboboooooooboboobooooomooo
OOD0oC00O000 300 Activity DOOOODODO
gobooooooboooobooobomoooboo
OO000D0000 ActivityOOQOQOQOQOOOOODO
gobooooooooboooooooobooooo
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1. Jboooooocooo

2. 000000000

3. booooooboooooooon
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goooo 1000000

go0oob (300b00boooboooo
goooooobooooboom

goooo gooooooooobobo

oo gooooboboooooo
goooooooo

goooo gooooooooobobo

oo goooooboooobobo
gooooooooobobo
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oo goooooboooobobo
gooooooooobobo
OO0O0OoogECDISOOO

0 2 Specification of the simulator
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pooooboooobobobobobobboonbo
00000 Operation 000000000 OOOCOO
Activity 00000000 O0OOOODO Operation
gooooOooooOoooOoooOooooooooo
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5.2 ODO0OO0OO0OOO
gobooooooooooooobooooooo
goboo0o0og peBOOOOOOOOODDOOO
gooobooooboobooooboocboobooboooonon
000 Operation 000000000000 CCOO
oooboooooooboooooooobooooo
gooooooooobooobooooooboooo
ooboooooooooo

5.3 UUOOOOOoooOooooooDon
000000000000 ActivityOOQOGQOQOO
oooOooooooot TCcpPAODOOOODOOOOO
gooooobcrPAODOCOOOOOOOO 1000
gboooooboooboobooboloooboobooo 200
goooooroooooooobooooooooo
0000ooooOo TCPA, DCPAODODODOODODO
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Abstract.

To deliver multimedia contents efficiently, a con-
tent delivery network (CDN) is used in the Inter-
net. CDN has caches in points-of-presence of in-
ternet service providers and stores multimedia con-
tents actively. In CDN, it is important to choose
contents to cache, because the caching policy is im-
portant to effectiveness.

In this paper, we formulate the preference of end-
users and describe the mechanism for helping con-
structing caching policy. Our approach is based
on market mechanism where producer agents and
consumer agents negotiate and trade resource. We
believe that it not only reaches effective resource al-
location but also matches with business model for
CDN.
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begin Auctioneer Agent

begin loop
for each Producer Agent, Consumer Agent

send Price Vector

end of for

for each Producer Agent
receive Production matric

end of for

for each Consumer Agent
receive Demand matriz

end of for

if balance ( Production matriz, Demand matriz) exit

end of loop

end of Auctioneer Agent

begin Producer Agent
begin loop

receive Price Vector from Auctioneer Agent

send Production matriz to Auctioneer Agent

end of loop

end of Producer Agent

begin Consumer Agent

begin loop
receive Price Vector from Awuctioneer Agent
Demand matriz = Calculate demand ( Price Vector )
send Demand matriz to Auctioneer Agent

end of loop

end of Consumer Agent

o

Production matriz = Calculate production ( Price Vector )

Price Vector = 6( Price Vector, Demand matriz, Production matriz)
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Recently, computers play an important role not
only in knowledge processing but also as commu-
nication media. However, they often cause trou-
bles in communication, since it is hard for us to se-
lect only useful pieces of information. To overcome
this difficulty, this paper proposes a new system,
WAVE (Word-of-mouth-Assisting Virtual Environ-
ment), that helps us to communicate and to collect
information by word of mouth. and shows some

interested phenomenon in the experiment.
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Abstract

The authors aim at constructing an autonomous
agent learning appropriate actions in several situ-
aions of a Multi-Agent environment. Under this
aim, the authors constructed an agent having abil-
ities that can handle the agent’s own rewards and
distinguish the situations, and we saw that the
agent can act well in each of the situations of the
environment composed of homogeneous agents. In
this paper, on the other hand, we check whether
the agent can also act well in the environment in
which the situations switch over.
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This article explores competitive interaction in
the development of new information goods. Fuden-
beg and Tirole (1986) model is extended to apply
to the case of information goods duopoly market
in which profits and prices depend on consumers’
willingness to pay. The incentive to develop new
information goods is assessed through calculated

examples.
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In this study we rethought efficient market hy-
pothesis from a viewpoint of complexity of mar-
ket participants’ prediction methods and market
price’s dynamics, and examined the hypothesis us-
ing simulation results of our artificial market mod-
el. As a result, we found the two difference from
the hypothesis. (a) Complexity of markets was not
fixed, but changed with complexity of agents. (b)
When agents increased the complexity of their pre-
diction methods, structure of dynamic patterns of
market price didn’t disappear, but it can’t be de-

scribed by equation of any dimensions.
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<t--

goods-trade-request.dtd (general agent -> medium, and v.v.)

Copyright Mar. 8, 2001.
Koichi Kurumatani, Cyber Assist Research Center.
All rights reserved.

-->

<!ELEMENT goods-trade-request (order, item, quality, country, market-name, value, pastmsgid)>
<!ELEMENT order  (#PCDATA)> <!-- buy, sell, cancel, inquiry -->

<!'ELEMENT item (#PCDATA) > <!-- wheat, flour, bread, steel, machine, house -->
<IELEMENT quality (#PCDATA)> <!-- reserved -->

<!ELEMENT country (#PCDATA)> <!-- name of country (GID) -->>

<!'ELEMENT market-name (#PCDATA)>

<!=- name of market (UID) =-->

<IELEMENT client-name (#PCDATA)> <!-- name of cilent (UID) --
<!ELEMENT value (price-range, quantity-range)>

<!ELEMENT price-range (low, high)>

<!ELEMENT quantity-range (low, high)>

<!ELEMENT low (#PCDATA)> <!-- long integer -->
<!ELEMENT high (#PCDATA)> <!-- long integer -->
<IELEMENT pastmsgid (#PCDATA)> <!-- long integer -->

<!-- About '"pastmsgid"
- From agent to medium:
This field is valid only when 'order" is '"cancel'.

The message id. which you want to cancell should be assigned to '"pastmsgid."

-->

<!-- end of goods-trade-request.dtd -->
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Abstract: Agent-based simulation is one of
promising approaches to understand and design
complex socio-economical systems. U-Mart is a re-
search program of providing economists and com-
puter scientists with an agent-based simulation sys-
tem of a financial market as a test bed for interdis-
ciplinary study. This paper overviews aims, activ-
ities, achievements and future plan of the U-Mart

program.
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£ 2 AIC E# (#79Ya—rX: @ERNKER)

ALCOA AMEREX AT&T BOEING CATERPILCOCA  DISNEY DU PONT EASTMAN EXXON
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%Input Investor’s View

equilibrium Return=R8EF 52 Implied 17 LfiRat FE(EREFTHN)
(BT E =21 - 022 -wstocktrr , WsTock: TSR FFIEREEEIZ J5i7 SRR DFIE)
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2 = BERO) A ERE (F - —F: 125
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= VAL V7Y —b— N - —F ¢ 5%200days)

fund=B-$ & RO¥ B R (T 2000(7::8)

[%Input Lower bound and Upper bound
Lower bound = H&ILED TR
Upper bound = H&ILED LB

%Integrate Investor’s views

L equitibrium Remmi() Sorecast,_ ()
o,

IntegrateReturn = — 1 1
1,

- A-A]

% Solve the optimization problem to calculate optimal stock weight ( w)
% Max: (1+IntegrateReturn) w+(1+r)+ (1-w)- A +wt+ g 22+w

% s.t.  w=upperbound

% w2lowerbound

IntegrateReturn —r,
2-A-0:

if w>upper bound then
w=upperbound
else if w<lower bound
w=lower bound
end if
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This paper presents a secure dynamic program-
ming protocol that utilizes homomorphic encryp-
tion. By using this method, multiple agents can
solve a combinatorial optimization problem among
them without leaking their private information to
other agents. More specifically, in this method,
multiple servers cooperatively perform dynamic
programming procedures for solving a combinato-
rial optimization problem by using the private in-
formation sent from agents as inputs. Although
the severs can compute the optimal solution cor-
rectly, the inputs are kept secret even from the
servers. Furthermore, we discuss the application
of this protocol to various types of combinatorial
auctions, i.e., multi-unit auctions, linear-good auc-

tions, and general combinatorial auctions.

1 Introduction

In multi-agent systems, multiple autonomous
agents sometimes need to solve a combinatorial
optimization problem by using their private infor-

mation. For example, in a combinatorial auction

Secure Multi-agent Dynamic Programming:Design
and Application to Combinatorial Auctions

Koutarou Suzuki, 0000000000, NTTOOD
000000000000, NTT Information Sharing
Platform Laboratories, koutarou@isl.ntt.co.jp

Makoto Yokoo, 00D 0OO0O0OOODOO, NTTOOOO
DooooOooooooo, NTT Communication Sci-
ence Laboratories, yokoo@cslab.kecl.ntt.co.jp
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where multiple goods are auctioned simultaneously,
agents need to find a combination of bids for dis-
joint sets of goods, so that the sum of the bidding
prices is maximized. This problem is called the
winner determination problem and has recently be-
come a very active research field [5][13][14][15].

If there exists a fully trusted agent, e.g., the par-
ticipants can trust the auctioneer, it is possible
to gather all private information relevant to the
combinatorial optimization problem at this trusted
agent; thus this agent can solve the problem using
any available centralized optimization technique.

However, we cannot take it for granted that there
exists such a trusted agent. For example, in a stan-
dard first-price sealed-bid auction [12], where the
highest bidder wins and pays his/her own price, the
auctioneer might collude with a particular partic-
ipant and reveal information about incoming bids
to that participant during the auction.

If we use a strategy-proof mechanism [12][24],
such as a second-price sealed bid (Vickrey) auction,
where the highest bidder wins and pays the second
highest price, the information of the other partic-
ipants’ bids becomes useless; thus we can discour-
age collusion between the auctioneer and bidders.
However, in a second-price sealed-bid auction, the
auctioneer can increase his/her revenue by fabri-
cating a fake bid whose price is very close to the

highest bid.
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We can utilize various cryptographic technologies
so that while accepting incoming bids, the auction-
eer cannot learn bidding prices. For example, bid-
ders first submit encrypted bids, and then give the
auctioneer the decryption keys after the bids are
closed. However, the auctioneer can utilize the in-
formation of bids for future auctions. For example,
the auctioneer can learn the behavior/preference of
a certain participant from the past auctions and
commit similar fraud based on this information, or
the auctioneer might reveal/sell such private infor-
mation to others. Varian [22] described this prob-
lem as follows: “Fwven if current information can
be safequarded, record of past behavior can be ez-
tremely valuable, since historical data can be used
to estimate the willingness to pay. What should be
the appropriated technological and social safequards
to deal with this problem?”.

This paper aims to provide a solution to this
problem by utilizing indistinguishable, homomor-
phic public key encryption scheme [3]. More specif-
ically, multiple servers cooperatively solve a combi-
natorial optimization problem by using the private
information sent from agents as inputs. Although
the severs can compute the optimal solution cor-
rectly, the inputs are kept secret even from the
servers. For example, in a combinatorial auction,
multiple auction servers can solve the winner deter-
mination problem, i.e., they can find the combina-
tion of bids so that the sum of the bidding prices is
maximized. However, the information of bids that
are not part of the optimal solution is kept secret
from the auction servers. More specifically, we de-
velop a method for securely executing dynamic pro-
gramming procedures [1], which are very effective
and widely applied to various combinatorial opti-
mization problems.

The application of the proposed secure dynamic
programming protocol is not limited to combina-

torial auctions. In various applications, it is quite
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possible that multiple agents are willing to solve a
combinatorial optimization problems cooperatively,
but they are still concerned with privacy. For ex-
ample, if a multiple network carriers cooperatively
provide a particular service, they might need to find
the most cost effective way for providing the service
by combining their resources. However, it is quite
natural that these carriers are not willing to re-
veal all their private information to each other. By
using our secure dynamic programming protocol,
these carriers can find the optimal solution without
revealing their private information.

The rest of this paper is organized as follows.
In Section 2, we briefly describe the overview of
dynamic programming techniques. In Section 3,
we detail our newly developed secure dynamic pro-
gramming protocol. Furthermore, in Section 4, we
describe a way of applying the proposed method to
various types of combinatorial auctions, i.e., multi-
unit auctions, linear auctions, and general combina-
torial auctions. In Section 5, we discuss its relation

to existing techniques.

2 Dynamic Programming
Dynamic programming [1] was developed by
R. Bellman during the late 1950’s. Dynamic pro-
gramming is a powerful method that can be applied
to various combinatorial optimization problems.

In the following, we use the problem of finding the
longest path in the one-dimensional directed graph
described in Figure 1 to illustrate the concept of
dynamic programming.

This graph consists of nodes 0,1,2,...,m with
directed links among them. A link is represented as
(j,k), where j < k. For each link (4, k), the weight
of the link w(j, k) is defined. The goal is to find the
longest path from initial node 0 to terminal node
m, i.e., to find a path from 0 to m so that the sum

of the weights of links are maximized. For simplic-

ity, we assume for each node j (where 0 < j < m),
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there exists at least one link that starts from j, i.e.,
there is no dead-end node except m.

One notable characteristic of this problem is as
follows. Assume P is the longest path from 0 to m.
Then, for any node j which is on P, the last half of
P, i.e., the part of P from j to m, is also a longest
path from j to m. This characteristic is called the
principle of optimality. This feature enables us to
find the optimal solution of the original problem
from the optimal solutions of sub-problems.

More specifically, we can obtain the length of the
longest path from 0 to m by solving the following
recurrence formula from node m — 1 to 0. In this
formula, f(j) represents the length of the longest
path from j to m. We call f(j) an evaluation value
of node j. For terminal node m, f(m) is defined as
0. For initial node 0, f(0) represents the optimal
solution, i.e., the length of the longest path from 0
to m.

£) = max{w(i, k) + £ ()

When calculating this formula, for each node j, we
record the link (j, k) that gives the evaluation value
f(j), i.e., the link that gives max(; ) {w(j, k) +
f(k)}. We can construct the longest path by follow-
ing these recorded links from 0 to m. Generalizing
this technique to other types of graphs, e.g., two-
dimensional multistage networks (which are used
for multi-unit auctions described in Section 4), or
general directed acyclic graphs, is rather straight-
forward.

In the rest of this paper, we describe our se-
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cure dynamic programming protocol based on this
path-finding problem in a one-dimensional directed
graph. As discussed in Section 4, generalizing the
proposed protocol to general cases is also straight-
forward.

3 Secure Dynamic Programming

In this section, we present our secure dynamic
programming protocol and discuss its security and

efficiency.

3.1 Preliminaries

Before describing our protocol, we describe a ba-
sic tool for our implementation, i.e., an indistin-
guishable, homomorphic, and randomizable public
key encryption scheme. In the rest of this paper,
we use ElGamal encryption [3], which has all of
these properties, for describing our protocol. How-
ever, our protocol can be implemented using other
encryption methods (e.g., Paillier encryption [10])
that also have these properties.

e Public key encryption: In public key encryp-
tion, the key used for encryption is public,
so anybody can create ciphertext E(M) from
plain text M. On the other hand, the key
used for decryption is kept secret and only the
one who has the secret key can obtain M from

e ElGamal encryption: ElGamal encryption is
one instance of public key encryption. Let
q,p = 2q + 1 be primes, and G =< g >C Z,
be a cyclic group of order g generated by g.
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The secret key is x € Z, and the corresponding
public key is g,y = ¢g“.
Anyone can encrypt message M € Z, just us-
ing public key g,y = g“, i.e., choose random
number r € Z, and create ElGamal ciphertext
EM)=(A=g",B=y"M).
One who knows secret key z € Z, can decrypt
ciphertext E(M) = (A = ¢g",B = y" M), ie.,
compute B/A® = M.
Let us show a very simple example.

Public keys: p=23,9g =5,y =2

Secret key: x = 2
Please note that this setting is intended only to
show a simple, easy to follow explanation; p is
too small and obtaining secret key x from the
public keys is easy. In standard settings, p is
chosen from about 768 to 1024-bit primes.
For encrypting plaintext 5, if we choose ran-
dom value r = 5, we obtain ciphertext E(5) =
(¢°,y°M) = (5° mod23,2° - 5mod23) =
(20,22). For decrypting E(5) = (20,22), we
can obtain 22/20% mod 23 = 22/9 mod 23 = 5.
Indistinguishable encryption: In ElGamal en-
cryption, E(M) is created using random num-
ber r. Thus, if the same plaintext is encrypted
twice using different random numbers, these
two ciphertexts looks totally different and we
cannot know whether the original plaintexts are
the same or not without decrypting them.
For example, if we choose random value r = 6
for encrypting plaintext 5, we obtain cipher-
text E(5) = (¢°,y° M) = (5° mod 23,2°-5 mod
23) = (8,21). This ciphertext looks totally dif-
ferent from another ciphertext E(5) = (20, 22).
Formally, if we assume that the Decision
Diffie-Hellman (DDH) problem [18] is infea-
sible, ElGamal encryption E is indistinguish-
able encryption. More specifically, from
(Mo, My, E(M,)) where b € {0,1}, one cannot
find b € {0,1} with probability greater than
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one half. This means ciphertext E(M) leaks
no information about plaintext M.
e Homomorphic encryption:

homomorphic if E(Ml)E(MQ) = E(MlMQ)

Encryption E is

holds. If we define the product of ciphertexts
E(M,) = (A1,B1) and E(M>) = (A2, B2) by
E(M,)E(M>2) = (A1As, B1B>), ElGamal en-
cryption E is homomorphic encryption. By this
property, we can take the product of two plain-
texts by taking the product of two ciphertexts
without decrypting them.

For example, given E(5) = (20,22) and E(5) =
(8,21), we can obtain E(5-5mod 23 = 2) =
(20 - 8 mod 23,22 - 21 mod 23) = (22,2). Note
that this operation can be done without de-
crypting these ciphertexts.
(22,2), we can obtain 2/22” mod 23 = 2/1 = 2.

By decrypting

e Randomization: In ElGamal encryption, one
can create a mnew randomized ciphertext
E(M) = (Ag®, By®) with random value s from
the original ciphertext E(M) = (A =g¢",B =
y"M). This is equivalent to make a product of
E(1) = (¢°,y°) and E(M). If we assume that
the DDH problem is infeasible, one cannot de-
cide whether a ciphertext is a randomized ci-
phertext of the original ciphertext or not.
For example, given E(5) = (20,22), and
E(1) = (9,12), where r = 10, the resulting
product is E(5)E(1) = E(5) = (20 - 9mod
23,22 - 12 mod 23) = (19,11). E(5) = (20,22)
and E(5) = (19, 11) look totally different so we
cannot know whether the original plaintexts are

the same or not without decrypting them.

3.2 Overview

The basic idea of our secure dynamic program-

ming protocol is as follows:

e Multiple servers (called evaluators), each of
which corresponds to one node of a graph, co-

operatively execute dynamic programming.
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e FEach evaluator of node ¢ knows only its evalu-
ation value f(i) and does not know any weight
of any link.

To realize this secure dynamic programming pro-
tocol, we have to answer the following question:
how can we determine the maximum of weights,
and add a constant to a weight without revealing
the weights themselves? The decision on how to
represent and encrypt the weight is crucial to mak-
ing these tasks feasible.

We are going to explain our representation that
makes these tasks feasible.

e Vector representation: We represent weight w
(1 < w < n) by encrypted weight &(w) that is
the following vector of ciphertexts:

éw) = (e1,...,en)

= (P(z),...,E(Z),P(l),...,E(l)),

~~ ~~

w n—w

where E(1) and E(z) denote the encryption of
1 and common public element z(# 1), respec-
tively. n is chosen so that it is large enough to
represent the length of the longest path. z is
chosen so that z* mod p #1 for 0 < k < ¢.
For example, we can represent weight w = 1 by
encrypted weight é(w) using z =5, n = 4:
ew) = (B(z),B(1),EQ), B(1)

= ((5,10),(2,4),(10,8), (4, 16)),
if we choose r for each element as 1,2, 3,4, re-
spectively. Since each encryption is done inde-
pendently, i.e., we use different r for encrypting
each element, they are indistinguishable from
each other; we cannot tell w without decrypt-
ing each element.

e Add a constant: We can add a constant f to
encrypted weight é(w) = (e1,...,e,) without
decrypting €(w) nor learning w. By shifting
and randomizing €(w), we can obtain

dw+f)=(B(2),...,B(2),el,...,en ;)
f
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where €} is a randomization of ciphertext e;.
Due to randomization, one can obtain no in-
formation about constant f from é(w) and
é(w+ f).
For example, we can add a constant f =
1 to e(w) = ((5,10),(2,4),(10,8),(4,16))
by shifting é(w) to right by 1. Using
E(z) = (11,7), where r = 9, we ob-
tain ((11,7),(5,10),(2,4),(10,8)).  Further-
more, we mask the 2-nd, 3-rd, and 4-th el-
ements by taking products with E(1), i.e.,
(9,12),(22,1),(18,2), where r = 10,11,12, re-
spectively. Finally, we obtain:
e (w+ f)
= (E(2), E()E(1), E()E(1), E(1)E(1))
= ((11,7),(5,10) - (9,12),(2,4) - (22,1),
(10,8) - (18,2))
= ((11,7),(22,5),(21,4),(19,16))
= (E(2), E(2), E(1), E(1))

Please note that we can perform these opera-
tions without decrypting €(w). Also, if we com-
pare &w) and € (w + f), we cannot know the
amount of the shift without decrypting them.
Find the maximum: We can find the maximum
of encrypted weights €(w;) = (e1,iy..-,€n,)
without leaking information about the weights
that are not the maximum as follows. Consider
the componentwise product of all weights

[Tew) = (e ] en)-
Observei that, due t(i) the homoémrphic prop-
erty, the j-th component of this vector has the
following form

¢ = He]—,i = E(zs(j))

where S(j) = #{; | 7 < w;} is the number of
weights that are equal or greater than j. Notice
that S(j) monotonically reduces as j increases.
To find the maximum of these weights, we de-

crypt ¢; and check whether decryption D(c;)
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is equal to 1 or not from j = n to j = 1 until
D(c;) # 1. This j

is equal to max;{w;}, i.e., the maximum of the

we find the largest j s.t.

weights.
For example, we can represent another weight
v = 3 by encrypted weight
é(v) (E(2), E(2), E(2), E(1))
= ((20,22),(8,21),(17,19), (16, 3)),

if we choose r for each element as 5,6,7,8, re-

spectively.
To find max{w + f,v}, we create the product
of & (w + f) and &(v), i.e.,
é(w+ f)-év)
— (B(:)E(2), B(z
= ((11,7) - (20, 22

E(2),
(22,5) - (8,21),
(21,4) - (17,19), (19, 16) - (16, 3))

= ((13,16), (15,13), (12, 7), (5,2))

= (B(:*), E(:*), E(2), B(1)).
By decrypting the 4-th element, we obtain
B/A™ = 2/5% mod 23 = 2/2mod 23 = 1. By
decrypting the 3-rd element, we obtain B/A” =
7/122 mod 23 = 7/6 mod 23 = 5 = z. Thus we
can be convinced that max{w + f,v} is equal

to 3.

v\_/v

~

Using these processes, we can find the maximum
of weights, and add a constant to a weight; thus
we can perform dynamic programming procedures

using this vector representation.

3.3 Protocol

Now, we will present details of our protocol.
There is a weight publisher P(; ;) for each link (j, k),
and an evaluator T} for each node j. In an auction
setting, a weight publisher corresponds to a bid-
der, and an evaluator corresponds to a part of the
multiple auction servers.

The basic idea of this protocol is as follows. The
weight publisher P; ;) encrypts its weight w(j, k)
using T;’s encryption function. Evaluator T} (who

cannot decrypt this information) then calculates
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E(1)E(2), E(1)E(1))

w(j, k) + f (k).

using this information without knowing w(j, k).

Next, evaluator T} calculates f(j)

The details of the protocol can be described as
follows. For a while, we assume that each evalu-
ator acts honestly, i.e., it does not try to decrypt
the information it does not need to know to execute
the protocol. We show how to prevent the evalua-
tor from learning the information it does not need
to know by introducing multiple evaluators for each
node in Section 3.5.

e Preparation : Evaluator T; of node j gener-

ates a secret key and a public key of encryption

function E; of node j.

o Publish weight : Weight publisher P; ;) of link

(4, k) decides its weight w(j, k) (1 < w(j, k) <

n) and publishes encrypted weight:

€. (W, k) = (E;(2), s Bj (2), E; (1), .., E;(1))

w(g,k) n—w(j,k)
of its weight w(j, k) using encryption function

E; of node j.

o Find optimal value :
j determines f(j) = max »{w(j, k) + f(k)}
from Q(j,k)(w(j, k) + f(k)) using the method

Evaluator T; of node

described in Section 3.2. Evaluator T; then

creates ¢ ; jy(w(i, j) + f(4)) from &; ;) (w(i, 5))
using the method described in Section 3.2, and
publishes it. By iterating these procedures, we
can obtain optimal value f(0), i.e., the length
of the longest path.

Please note that since T; has the secret key of
encryption Ej, it can decrypt € »)(w(j, k)) or
w(j, k). We discuss how to prevent T from il-
legally learning w(j, k) in Section 3.5.

e Find optimal path : After finding the optimal
value, we trace the nodes back to determine the
optimal path. Assume that evaluator T;, an-
nounces that node jo attains maximum f(io).
Evaluator Tj, who knows maximum f(jo0) then

finds node ko that attains maximum f(jo), i.e.,
w(jo, ko)+f (ko) = f(jo) = g{l}agi){w(joykﬂf(k)},



010000000000000000000O0D0OD00O0O (MACC2001) 2001.11.16-17 7

by decrypting the f(jo)-th component of
& (o) (w(jo, k) + f(k)) for all k and checking
that the decryption of the component is equal
to 1 or z (if it is equal to z, the node in the
one that attains the maximum). Evaluator T},
then announces that node ko attains maximum
f(jo). By iterating these procedures, we can

find the optimal path.

3.4 Example

Here, we give an example of protocol execution
using the one-dimensional directed graph described
in Figure 2. There are four nodes {0,1,2,3},
four links {(0,1),(1,2),(1,3),(2,3)}, with weights
w(0,1) = 3,w(1,2) = 2,w(1,3) =1,w(2,3) = 0.

First, weight publishers P 1), P(1,2), P(1,3), P2,3)
publish encrypted weights (where n = 6).
€0,1)(w(0, 1))

= (Eo(2), Eo(2), Eo(2), Eo(1), Eo(1), Eo(1)),

s Ea(1), E>(1), Ex(1), E>(1), Ex(1)),
respectively.

By decrypting &2 3)(w(2, 3)), evaluator T> knows
f(2) is 0, and creates

¢ (w(1,2) + f(2)) =

(Br(2), Br(2), E1(1), Ex(1), Er(1), Ex (1))
by randomizing €(; »)(w(1,2)).

To find max{w(1,2)+ f(2),w(1, 3)}, evaluator T}
creates the product of € (1 9)(w(1,2) + f(2)) and
€a,3)(w(l,3)), ie.,

€ (1,2)(w(1,2) + £(2)) - €1.3)(w(1,3)) =

(E1(2%), E1(2), E1 (1), E1 (1), E1 (1), E1 (1)),
and decrypts the 6-th, 5-th, 4-th, 3-rd, and 2-nd
components and finds z. Thus T} is convinced that
(1) = max{w(1,2) + f(2),w(1,3)} is 2. T then
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shifts €¢,1)(w(0,1)) by f(1), randomizes it to yield:
6_;(0,1)(71)(07 D+ f(1) =
(Eo(2), Eo(2), Eo(2), Eo(z), Eo(2), Eo(1))
that represents
£(0) =w(0,1) + max{w(1,2) + f(2),w(1,3)} = 5.
To find the optimal path, evaluator T decrypts
the f(1)-th(=2-nd) component of ¢ (; o) (w(1,2) +
f(2)) and & 3y(w(1,3)) and obtains z and 1, re-
spectively. Thus T; is convinced that link (1,2)
attains max{w(1,2) + f(2),w(1,3)} = 2.

3.5 Security
In this section, we discuss the security of our pro-
tocol. To classify the obtained degree of security,
let us define the levels of information leakage as
follows:
level 0: No information about weights, except
the weights of the links in the optimal path, is
leaked.
level 1: Besides the information leakage of level
0, one evaluation value f(j), where node j is
not on the optimal path is leaked.
level k: Besides the information leakage of level
 £(ji), where

,jr are not on the optimal path,

0, evaluation values f(j1),...
nodes ji,...
are leaked.
level m: Besides the information leakage of
level 0, evaluation values f(j) for all nodes
0 < j < m are leaked.
A passive adversary is defined as the one who
tries to obtain secret information based on the pub-

lished information of the protocol and all informa-
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tion available to collusive participants. We assume
that all collusive participants perform the protocol
properly, i.e., they cannot actively manipulate the
protocol.

From the indistinguishability of ElGamal encryp-
tion, one can obtain no information about weight
w from €(w). Due to randomization, one can ob-
tain no information about constant f from é&(w)
and ¢ (w+ f). Hence, if a passive adversary cannot
collude with any evaluator, our protocol guarantees
level 0 information leakage, i.e., our protocol leaks
no information about weights except the optimal
path.

On the other hand, if the adversary can collude
with evaluator T}, the adversary can access to all
information about w(yj, k), since T; knows the se-
cret key of E;. To prevent this, we can implement
the function of evaluator T; by plural evaluators
T},T7,... and introduce a threshold value ¢, so
that when ¢ 4+ 1 evaluators for node j cooperate,
they can decrypt Ej, but cannot do so if there are
less than or equal to t evaluators.

More specifically, each distributed evaluator
le,T]?, ... has only a share of the secret key; thus
any collusion of ¢ (or less than t) evaluators cannot
decrypt E; [17]. In the preparation phase, the se-
cret and public key are generated in a distributed
way [11] and each distributed evaluator le,T]z, e
has only a share of the secret key. To find the op-
timal value and path, the decryption is performed
in a distributed fashion by each distributed evalu-
ator le,Tf, ... that has a share of the secret key,
through a secure channel.

By introducing multiple evaluators for each node,
our protocol guarantees that the information leak-
age is at most level 1 even if a passive adversary
collude with one evaluator T]»i, i.e., the adversary
learns only evaluation value f(j). In general, the
information leakage of level 1 can be quite accept-

able since the adversary cannot discover any addi-
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0 1 communication complexity

pattern round | volume
publish weight Py — BB l n
find optimal value T; ++ BB m n X v
find optimal path T; <> BB m 1

tional weights of links from f(j) except the optimal
path. An exception occurs when node j has only
one link (j,m). In this case, the evaluation value
f(4,m) is equal to w(j, m). If this is the case, we
can prevent the leakage of this information by mak-
ing weight publisher P; ,,) act as an evaluator for
node j. Furthermore, if a passive adversary can
collude with ¢ evaluators, our protocol guarantees
that the information leakage is at most level ¢.

If the participants can accept level m informa-
tion leakage, then we can drastically reduce the re-
quired number of servers, i.e., we need to use only
t+1 evaluators, while the original protocol requires
m(t + 1) servers. Each evaluator T° does the oper-
ations of T; for all j in the original protocol. Even
if a passive adversary colludes with ¢ evaluators,
the adversary can obtain no more information than
level m.

Even if the obtained level of information leakage
is m, i.e., evaluation values f(j) for all j are leaked,
the adversary can learn the exact value of weight
w(j, k) only if (,k) is the only link directed from
j. In that case, f(j) — f(k) = w(j, k). Otherwise,

the adversary cannot learn the exact value of any

weight except those in the optimal path.

3.6 Efficiency

Table 1 shows communication pattern, round
complexity, and data volume per round of each step
of our protocol. Here, [ is the number of links, m is
the number of nodes, v is the maximum number of
links for a node, and n is the number of components
of an encrypted weight that must be greater than
the length of the longest path. We consider that



010000000000000000000O0D0OD00O0O (MACC2001) 2001.11.16-17 9

there is bulletin board BB, and that each agent
sends data to BB to publish it, and accesses to
BB to find the published data.

Since the round complexity is proportional to the
number of links or nodes, our scheme can handle
large numbers of auction items. However, since the
data volume and computational complexity is pro-
portional to the range of weights, our scheme be-
comes costly when the total sum of the prices is

large.

4 Application to Combinatorial Auc-

tions

In this section, we discuss the application of
our secure dynamic programming protocol to sev-
eral types of combinatorial auctions, i.e., multi-unit
auctions, linear-good auctions, and general combi-

natorial auctions.

4.1 Multi-unit Auctions

In multi-unit auctions, m units of an identical
item are auctioned. Each bidder B, (1 < k < N)
declares his/her bidding price by (j) for each quan-
tity j, where 1 < j < m. The goal is to find the
allocation that maximizes the sum of the bidding
prices.

The optimal allocation in a multi-unit auction
can be obtained by solving the following recurrence

formula [20][21].

F((1,9)) = 01(4),
£((ky9)) = max {F((k = 1,5 = ) + b))

In this formula, f((k, s)) represents the value of the
optimal solution of a sub-problem, i.e., optimally
allocating s units among k participants, i.e., bid-
ders By, Bs,...,B. The optimal solution is given
by F((N,m)).

Applying our secure dynamic programming pro-
tocol to this problem is rather straightforward. We

use plural evaluators for each node (k, s). Further-
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more, for node (1, 5), its evaluation value f((1,7))
represents the bidding price of Bidder B; for j
units. To prevent the leakage of this information,

bidder B; should act as an evaluator for node (1, j).

4.2 Linear-Good Awuctions

In a linear-good auction [13][20], there exist m
goods G = {1,2,...,m}.
quentially ordered. Each bidder Bi(1 < k < N)

These goods are se-

bids his/her bidding price by ([Ix,ur]) for an interval
[lk,ur] C G of goods, i.e., a bidder wants to obtain
a continuous sequence of goods. We assume each
bidder bids for a single interval (or equivalently bids
for several intervals independently). The result of
the auction is the allocation of the m goods that
maximizes the sum of all bidders’ bidding prices.

Auctions for linear goods can be used for time
scheduling (e.g., for the allocation of time slots in
a conference room), or for the allocation of a one-
dimensional space (e.g., for parts of a seashore),
or spectrum right auctions in which each bidder
(wireless carrier) wants a continuous frequencies to
minimize interference between carriers [8].

This problem can be directly mapped into the
problem of finding the longest path in a one-
dimensional graph. Consider the graph with m +
1 nodes {0,1,2,...,m}, i.e., there exists an ini-
tial node 0 and nodes that correspond to goods.
For Bidder By, who bids his/her bidding price
b ([lk, ux]) for interval [Ix, ur], we represent his/her
bid as a link between (I, — 1, ux) and set its weight
as bi ([lk, ux]). Also, we add a dummy link between
(j,7 + 1) for each 0 < j < m, whose weight is 0, to
prevent a node from becoming a dead-end.

The allocation of the m goods that maximizes
the sum of all bidders’ bidding prices corresponds
to the longest path from node 0 to node m, and can
be securely computed by our secure dynamic pro-
gramming protocol. Also, our method can handle

multiple links between two nodes.
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The idea of linear-good auctions can be general-
ized to route auctions, in which each bidder bids
for a path in a general graph. The result of the
auction is the path from the start node to the des-
tination node that maximizes/minimizes the sum
of all bidders’ bidding prices.

One application of route auctions can be a trans-
portation task assignment problem, in which the
auctioneer wants to transport his/her cargo from a
starting city to a destination city. There are sev-
eral transportation companies. Each company bids
his/her price to carry the cargo for a path (which
can be only a part of the total journey), and the
auctioneer chooses the combination of paths that
minimizes the total cost. This problem can be for-
malized as finding a shortest path in a graph, and
so can be solved using the secure dynamic program-

ming protocol presented in this paper.

4.3 General Combinatorial Auctions

In a general combinatorial auction, there exist
multiple different goods G = {1,2,...,m}. Each
bidder By, bids his/her price by (S) for each sub-
set/bundle S C G. The goal is to find the allocation
of goods that maximizes the total price.

As described in [13], this problem can be solved
by dynamic programming as follows. For each bun-
dle S, b(S) represents the highest price of the bun-
dle. For simplicity, we assume that each bundle has
at least one bid (otherwise, we can put a dummy
bid with price 0). For each bundle S C G, we cre-
ate anode (S,|S|), where |S| represents the number
of goods in S. For each node (5, |S]), we place the
following directed links:

o (SIS, ({},0)), where w((S, |S]), ({},0))

b(S)
o ((S,|S)),(C,|C])), where C C S and |C| >
151/2, and w((S, [S]), (C,[C])) = b(S\ C).

We show an example of nodes and links of a com-

binatorial auction, where G = {1, 2,3} in Figure 3.
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The optimal allocation is given by the longest
path from the initial node (G, m) to the terminal
node ({},0). It is clear that this problem can be
solved using the secure dynamic programming pro-
tocol presented in this paper. Our method can han-
dle multiple links between two nodes. Therefore,
we don’t need to pre-select the bid with the high-
est price for each bundle.

One obvious disadvantage of this approach is that
the number of nodes becomes very large, i.e., 2™.
However, this seems somewhat inevitable if we are
to solve this problem using dynamic programming,
since the winner determination problem of a gen-

eral combinatorial auction is NP-complete [13].

5 Discussions

There have been various works on secure auction
servers and protocols [4][7][9]. However, as far as
the authors know, there has been no other research
on secure dynamic programming protocols nor
on secure combinatorial auction servers/protocols
based on dynamic programming techniques.

Kikuchi [7] developed a secure M +1-st price auc-
tion protocol, in which multiple units of an identical
item are auctioned, but each participant is assumed
to require only one unit. Suzuki and Abe [19] also
developed a secure M + 1-st auction protocol based
on Homomorphic Encryption. Our method can be
applied to the cases where each participant wants
to buy multiple units.

It is well known that any combinatorial circuit
can be computed securely using general-purpose
multi-party protocols [2][6]. Therefore, if we can
construct a combinatorial circuit that implements
a dynamic programming algorithm, in principle,
such an algorithm can be executed securely (thus
we don’t need to develop a specialized secure pro-
tocol for dynamic programming). However, to ex-

ecute such a general-purpose multi-party protocol,

for each computation of an AND gate in the circuit,
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the evaluators must communicate with each other.
Using such a general purpose multi-party protocol
for a large-scale dynamic programming application
is not practical at all due to the required commu-
nication costs.

Naor et al. [9] proposed a general method for ex-
ecuting any auction protocol including combinato-
rial auction protocols based on a technique called
the garbled circuit [23]. This method does not re-
quire interactive communications among multiple
evaluators. However, to apply this method to a dy-
namic programming application, we first need to
construct a combinatorial circuit that implements
a dynamic programming algorithm, then scramble
this circuit so that an agent executing this cir-
cuit cannot learn the actual contents of the cir-
cuit. Using this method for large-scale dynamic
programming applications, including combinatorial

auctions, would be rather difficult.
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6 Conclusion

In this paper, we presented a secure dynamic
programming protocol that utilizes homomorphic
encryption. By wusing this method, multiple
servers/evaluators cooperatively perform dynamic
programming procedures for solving a combinato-
rial optimization problem by using the private in-
formation sent from agents as inputs. Although
the evaluators can compute the optimal solution
correctly, the inputs are kept secret even from the
servers. Furthermore, we discussed its application
to several combinatorial auctions, i.e., multi-unit
auctions, linear-good auctions, and general combi-
natorial auctions.

Although dynamic programming is a very
powerful, widely-used combinatorial optimization
method, applying dynamic programming tech-

niques to general combinatorial auctions is not fea-
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sible for large-scale problems, since it requires an
exponential number of nodes. Currently, we are
investigating the protocols for securely computing

average-case efficient algorithms [5][15][16].
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